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Abstract

The capacitated vehicle routing problem (CVRP) is one of the most well known NP-hard combinatorial
optimization problems. Single depot CVRP with a general metric is NP-hard even for fixed capacity 3, while
polynomial time solvable for fixed capacity 2. We consider the variant of CVRP where restocking is available.
We show that if there is a constant number of depots, then the problem can be solved in polynomial time when
capacity is 2.

1 Introduction
In this paper, we study a variant of the capacitated vehicle routing problem (CVRP). In the CVRP problem, there is
a single depot, and multiple customers each have unit demand. Each vehicle has a capacity of Q. Each vehicle
travels from the depot, delivers the inventory to at most Q customers, and returns to the depot. We consider
the variant that allows restocking. After completing a trip, the vehicle can return to any depot, and restock the
inventory for more delivery. The objective is to minimize the total distance traveled over all vehicles.

We now introduce the case for multiple depots. In the multiple depots capacitated vehicle routing with restocking
problem (MDCVRRP), there are k depots with enough inventory and n customers with unit demand. There are
vehicles with capacity Q. A depot that owns at least one vehicle is called a base. Each vehicle is associated with a
base. A vehicle starts from its base, and can restock at any depot before any further delivery. We are interested in
finding a tour for each vehicle so that the demand of all the customers can be satisfied, each vehicle returns to its
base after it completes all deliveries, and the total travel distance is minimized.

Since the traveling salesman problem (TSP) is a special case of MDCVRRP when the number of depot equals
one and the capacity of the vehicle is unlimited, MDCVRRP is strongly NP-hard even in the Euclidean plane [8].
MDCVRRP is closely related to the classic CVRP. Almost all the special cases of CVRP studied in the literature are
NP-hard. The only polynomial solvable special case of CVRP that relates to our result is the case when Q ≤ 2 and
the number of depots equals one [2]. However, for Q ≤ 2, it is unknown if the multiple depot case can be solved
in polynomial time. For a general metric, CVRP is shown to be APX-complete for any fixed Q ≥ 3 [2].

Studying the capacity 2 case is more than a theoretical curiosity. The practical application concerns with large
containers (skips), where each vehicle can only pick up one or two containers. A typical example is waste collection
from the collection area to landfill [1].

It turns out the number of non-base depots, not the number of depots, is the most important parameter of
the computational complexity. Intuitively, one approach to the problem is to generate tours by looking at the
graph instead of looking at each vehicle. This would give us the optimal result when every depot is a base.
However, because we disregard vehicles, there might be a tour that contains only non-base depots, which cannot
be completed by any vehicle. Therefore, we need to take into account if a non-base depot is used in a tour, there is
a base matched to that tour. It is unclear how to handle this constraint other than trying all of them, and hence
blowing up the running time significantly as the number of non-base depots grows.

Our Contribution We show that if there are a constant number of depots, then MDCVRRP with capacity 2 is
solvable in polynomial time. In fact, we prove a stronger result. Even if the number of depots is large, as long as
the number of the non-base depots is a constant, then MDCVRRP with capacity 2 can be solved in polynomial time.
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Organization The rest of this paper is organized as follows. In section 2, we introduce some notations and
notions we used in our work, and describe the problem. In section 3, we introduce T -bones, and solving the
minimum cost T -bone problem. In section 4, we introduce constrained forests and find how many there can be. In
section 5, we describe an algorithm for MDCVRRP with capacity 2 which runs in polynomial time for a constant
number of non-base depots.

2 Preliminaries
Let G = (V, E) be an undirected complete graph. Often V is partitioned into two sets of vertices D and U , hence
we will abuse the notation and write G = (D, U , E) to denote G = (V, E), where V = D ∪ U . The vertices in D are
called depots. We fix a set B ⊆ D of depots to be the set of bases. We define B = B, the set of non-base depots. The
set U represents the set of n customers. Each customer has a unit demand, and each vehicle has capacity 2. Let
c : E→ R+ be a non-negative function over the edges, which we call the cost. The cost function c is a metric if c is
non-negative and satisfies the triangle inequality, that is, c(uw) + c(wv) ≥ c(uv) for every u, v, w ∈ V . A closed
walk is a sequence of vertices and edges, v1, e1, v2, . . . , en−1, vn, such that v1 = vn, ei ∈ E and is precisely an edge
containing vi and vi+1.

Let F ⊆ E be a set of edges. F covers a vertex v ∈ V if v ∈ e for some e ∈ F . We use V (F) =
⋃

e∈F e to denote
the vertex set of F , which is the set of vertices covered by F . We use c(F) =

∑

uv∈F c(uv) to denote the total cost
of F . We use F[B] to denote the set of edges in F that have both endpoints in B. Let G be a graph, then G[B]
is the induced subgraph whose vertex set is B and whose edge set is E[B]. If a statement applies to graphs, then
we extend a statement to a set of edges F by considering the graph (V (F), F). For any F ⊆ E, we use Odd(F)
to denote the set of odd degree vertices. Note that |Odd(F)| is always even. A forest is a set of edges without
cycles. The degree of a vertex v for a set of edges F , denoted as degF (v), is the number of edges in F incident to
v. A maximal set of connected vertices is called a component. A component with at least two vertices is called a
non-trivial component.

If uv and vw are edges, the splitting-off operation [7] on v removes the edge uv and vw, and add an edge uw.
This operation maintains the parity of the degree of v, and preserves the degree of all other vertices.

We consider edges with multiplicities. When we write S ⊆ E, we are allowing duplicate edges in S, even when
the corresponding edge appeared only once in E. Now, we define the abstract problem we try to solve in detail.

Problem 1 (2-MDCVRRP’(p))
INPUT: A complete graph G = (D, U , E), B ⊆ D such that |B| ≤ p, and a metric cost c : E→ R.
OUTPUT: A minimum cost set of closed walks W on G under the following constraints:

1. each closed walk in W contains a depot in B;

2. each closed walk in W contains at most 2 successive vertices in U;

3. every vertex in U appears in some walk.

Instead of a set of closed walks, we just have to find the set of edges (with multiplicity) used by the set of
closed walks. Indeed, by the Eulerian theorem [4], there is a linear time algorithm to decompose the edges into
a set of closed walks given a union of the edges of some closed walks. Due to the fact we have a metric, there
exists an optimal solution where no vertex in U appeared more than once in the walk. Hence, we can solve the
following problem instead, which transform the problem on walks into finding a collection of edges.

Problem 2 (2-MDCVRRP(p))
INPUT: A complete graph G = (D, U , E), B ⊆ D such that |B| ≤ p, and a metric cost c : E→ R.
OUTPUT: A minimum cost collection of edges W in G (allow duplicates) such that:

1. each non-trivial component of W contains a depot in B;

2. degW (v) is even for every vertex, and equals 2 if v ∈ U;

3. W [U] is a matching.

In particular, each non-trivial component of a solution W of 2-MDCVRRP(p) requires only a single vehicle to
traverse.
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Note the problem 2-MDCVRRP(p) captures the case when there are at most p depots without a vehicle. We
define 2-MDCVRRP to be 2-MDCVRRP(∞). Namely, there is no bound on the size of |B|.

A matching is a set of disjoint edges. For a set T ⊆ V of even cardinality. A set of edges J ⊆ E (with multiplicity)
is called a T-join if degJ (v) is odd if and only if v ∈ T .

Lemma 2.1 ( [6]) Given an undirected graph G = (V, E) and a set T ⊆ V of even cardinality, there exists a T-join in
G if and only if |C ∩ T | is even for each component C of G.

Theorem 2.2 ( [5]) Given an undirected graph G = (V, E) and a set T ⊆ V of even cardinality, if the edge costs are
nonnegative, the minimum cost T -join can be found in O(|V |3) time.

We emphasize the algorithm are split into two different parts, where they are independent of each other, and
should be read independently.

3 T -Bones
Consider a complete graph G = (D, U , E) with a metric cost c. For T ⊆ D such that |T | is even, a set of edges J is a
T-bone, if J is a T -join, degJ (u) = 2 for all u ∈ U , and J[U] is a matching. Note we do allow parallel edges in J .

Note in particular, each non-trivial component in a T -bone J contains at least one vertex in D. Indeed, consider
a non-trivial component of J that contains a vertex u ∈ U . Because J[U] is a matching and degJ (u) = 2, then u
has a neighbor that is not in U , therefore must be an element in D.

We will show that finding the minimum cost T -bone in G can reduce to solving a minimum cost T -join problem
on the auxiliary graph of G. First, we describe the construction of the auxiliary graph G′ of G:

1. for each u ∈ U , duplicate a vertex u′. Let U ′ = {u′|u ∈ U}.

2. let V ′ = U ∪ U ′ ∪ D;

3. let E′ = E ∪ {u′v|u′ ∈ U ′, v ∈ D};

4. let G′ = (D, U ∪ U ′, E′);

See Figure 3.1b for an example of the auxiliary graph. We consider a cost function c′ : E′ → R as follows.
c′(uv) = c(uv) for all u, v ∈ V , and c′(u′v) = c(uv) for all u ∈ U and v ∈ D.
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<latexit sha1_base64="Snk0O/9cNqaEhvm5THmN5JhxID0=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNwpaBmwsI5oLxCXMTk6SIbOzy8ysEJY8go2FIra+iK9gIVj5KDq5FJr4w8DH/5/DnHOCWHBtXPfTyWSXlldWc2v59Y3Nre3Czm5dR4liWGORiFQzoBoFl1gz3AhsxgppGAhsBIOLcd64Q6V5JG/MMEY/pD3Ju5xRY63rpH3aLhTdkjsRWQRvBsVK9uP7bf8Lq+3C+20nYkmI0jBBtW55bmz8lCrDmcBR/jbRGFM2oD1sWZQ0RO2nk1FH5Mg6HdKNlH3SkIn7uyOlodbDMLCVITV9PZ+Nzf+yVmK6537KZZwYlGz6UTcRxERkvDfpcIXMiKEFyhS3sxLWp4oyY6+Tt0fw5ldehHq55J2UyldeseLCVDk4gEM4Bg/OoAKXUIUaMOjBPTzCkyOcB+fZeZmWZpxZzx78kfP6A6rLkcE=</latexit>

(a) The original graph and a T -bone overlay. Note we
highlight that there are two parallel edges between u5

and d2 in the T -bone, but the original graph does not.

d1
<latexit sha1_base64="rj+d9wsvi2w1XO4/GJ7apGHgNyk=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNxZaBmwsI5oLJEuYnT2bDJm9MDMrhCWPYGOhiK0v4itYCFY+ik4uhSb+MPDx/+cw5xwvEVxp2/60cvmV1bX1wkZxc2t7Z7e0t99UcSoZNlgsYtn2qELBI2xorgW2E4k09AS2vOHlJG/doVQ8jm71KEE3pP2IB5xRbawbv+f0SmW7Yk9FlsGZQ7mW//h+O/zCeq/03vVjloYYaSaoUh3HTrSbUak5EzgudlOFCWVD2seOwYiGqNxsOuqYnBjHJ0EszYs0mbq/OzIaKjUKPVMZUj1Qi9nE/C/rpDq4cDMeJanGiM0+ClJBdEwmexOfS2RajAxQJrmZlbABlZRpc52iOYKzuPIyNKsV56xSvXbKNRtmKsARHMMpOHAONbiCOjSAQR/u4RGeLGE9WM/Wy6w0Z817DuCPrNcfjFmRrQ==</latexit>

d1
<latexit sha1_base64="rj+d9wsvi2w1XO4/GJ7apGHgNyk=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNxZaBmwsI5oLJEuYnT2bDJm9MDMrhCWPYGOhiK0v4itYCFY+ik4uhSb+MPDx/+cw5xwvEVxp2/60cvmV1bX1wkZxc2t7Z7e0t99UcSoZNlgsYtn2qELBI2xorgW2E4k09AS2vOHlJG/doVQ8jm71KEE3pP2IB5xRbawbv+f0SmW7Yk9FlsGZQ7mW//h+O/zCeq/03vVjloYYaSaoUh3HTrSbUak5EzgudlOFCWVD2seOwYiGqNxsOuqYnBjHJ0EszYs0mbq/OzIaKjUKPVMZUj1Qi9nE/C/rpDq4cDMeJanGiM0+ClJBdEwmexOfS2RajAxQJrmZlbABlZRpc52iOYKzuPIyNKsV56xSvXbKNRtmKsARHMMpOHAONbiCOjSAQR/u4RGeLGE9WM/Wy6w0Z817DuCPrNcfjFmRrQ==</latexit>

d2
<latexit sha1_base64="0nsvkuVNF+7FXTHXWR+/I2h+mBo=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYxCFZhNxZaBmwsI5oLJEuYnT2bDJmdXWZmhbDkEWwsFLH1RXwFC8HKR9HJpdDEHwY+/v8c5pzjJ5wp7TifVi6/srq2Xtgobm5t7+yW9vabKk4lxQaNeSzbPlHImcCGZppjO5FIIp9jyx9eTvLWHUrFYnGrRwl6EekLFjJKtLFugl61Vyo7FWcqexncOZRr+Y/vt8MvrPdK790gpmmEQlNOlOq4TqK9jEjNKMdxsZsqTAgdkj52DAoSofKy6ahj+8Q4gR3G0jyh7an7uyMjkVKjyDeVEdEDtZhNzP+yTqrDCy9jIkk1Cjr7KEy5rWN7srcdMIlU85EBQiUzs9p0QCSh2lynaI7gLq68DM1qxT2rVK/dcs2BmQpwBMdwCi6cQw2uoA4NoNCHe3iEJ4tbD9az9TIrzVnzngP4I+v1B43dka4=</latexit>

d2
<latexit sha1_base64="0nsvkuVNF+7FXTHXWR+/I2h+mBo=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYxCFZhNxZaBmwsI5oLJEuYnT2bDJmdXWZmhbDkEWwsFLH1RXwFC8HKR9HJpdDEHwY+/v8c5pzjJ5wp7TifVi6/srq2Xtgobm5t7+yW9vabKk4lxQaNeSzbPlHImcCGZppjO5FIIp9jyx9eTvLWHUrFYnGrRwl6EekLFjJKtLFugl61Vyo7FWcqexncOZRr+Y/vt8MvrPdK790gpmmEQlNOlOq4TqK9jEjNKMdxsZsqTAgdkj52DAoSofKy6ahj+8Q4gR3G0jyh7an7uyMjkVKjyDeVEdEDtZhNzP+yTqrDCy9jIkk1Cjr7KEy5rWN7srcdMIlU85EBQiUzs9p0QCSh2lynaI7gLq68DM1qxT2rVK/dcs2BmQpwBMdwCi6cQw2uoA4NoNCHe3iEJ4tbD9az9TIrzVnzngP4I+v1B43dka4=</latexit>

u2
<latexit sha1_base64="oHXOyyILJApiCZgPzi8VTRKxGsg=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNxZaBmwsI5oLJCHMTs4mQ2Znl5lZISx5BBsLRWx9EV/BQrDyUXRyKTTxh4GP/z+HOef4seDauO6nk8murK6t5zbym1vbO7uFvf26jhLFsMYiEammTzUKLrFmuBHYjBXS0BfY8IeXk7xxh0rzSN6aUYydkPYlDzijxlo3SbfcLRTdkjsVWQZvDsVK9uP77fALq93Ce7sXsSREaZigWrc8NzadlCrDmcBxvp1ojCkb0j62LEoaou6k01HH5MQ6PRJEyj5pyNT93ZHSUOtR6NvKkJqBXswm5n9ZKzHBRSflMk4MSjb7KEgEMRGZ7E16XCEzYmSBMsXtrIQNqKLM2Ovk7RG8xZWXoV4ueWel8rVXrLgwUw6O4BhOwYNzqMAVVKEGDPpwD4/w5AjnwXl2XmalGWfecwB/5Lz+AKfDkb8=</latexit>

u2
<latexit sha1_base64="oHXOyyILJApiCZgPzi8VTRKxGsg=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNxZaBmwsI5oLJCHMTs4mQ2Znl5lZISx5BBsLRWx9EV/BQrDyUXRyKTTxh4GP/z+HOef4seDauO6nk8murK6t5zbym1vbO7uFvf26jhLFsMYiEammTzUKLrFmuBHYjBXS0BfY8IeXk7xxh0rzSN6aUYydkPYlDzijxlo3SbfcLRTdkjsVWQZvDsVK9uP77fALq93Ce7sXsSREaZigWrc8NzadlCrDmcBxvp1ojCkb0j62LEoaou6k01HH5MQ6PRJEyj5pyNT93ZHSUOtR6NvKkJqBXswm5n9ZKzHBRSflMk4MSjb7KEgEMRGZ7E16XCEzYmSBMsXtrIQNqKLM2Ovk7RG8xZWXoV4ueWel8rVXrLgwUw6O4BhOwYNzqMAVVKEGDPpwD4/w5AjnwXl2XmalGWfecwB/5Lz+AKfDkb8=</latexit>

u1
<latexit sha1_base64="DieVyzu1iVDB4NZA4xEjgndo4Q4=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNxZaBmwsI5oLJCHMTs4mQ2Znl5lZISx5BBsLRWx9EV/BQrDyUXRyKTTxh4GP/z+HOef4seDauO6nk8murK6t5zbym1vbO7uFvf26jhLFsMYiEammTzUKLrFmuBHYjBXS0BfY8IeXk7xxh0rzSN6aUYydkPYlDzijxlo3SdfrFopuyZ2KLIM3h2Il+/H9dviF1W7hvd2LWBKiNExQrVueG5tOSpXhTOA43040xpQNaR9bFiUNUXfS6ahjcmKdHgkiZZ80ZOr+7khpqPUo9G1lSM1AL2YT87+slZjgopNyGScGJZt9FCSCmIhM9iY9rpAZMbJAmeJ2VsIGVFFm7HXy9gje4srLUC+XvLNS+dorVlyYKQdHcAyn4ME5VOAKqlADBn24h0d4coTz4Dw7L7PSjDPvOYA/cl5/AKY/kb4=</latexit>

u1
<latexit sha1_base64="DieVyzu1iVDB4NZA4xEjgndo4Q4=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNxZaBmwsI5oLJCHMTs4mQ2Znl5lZISx5BBsLRWx9EV/BQrDyUXRyKTTxh4GP/z+HOef4seDauO6nk8murK6t5zbym1vbO7uFvf26jhLFsMYiEammTzUKLrFmuBHYjBXS0BfY8IeXk7xxh0rzSN6aUYydkPYlDzijxlo3SdfrFopuyZ2KLIM3h2Il+/H9dviF1W7hvd2LWBKiNExQrVueG5tOSpXhTOA43040xpQNaR9bFiUNUXfS6ahjcmKdHgkiZZ80ZOr+7khpqPUo9G1lSM1AL2YT87+slZjgopNyGScGJZt9FCSCmIhM9iY9rpAZMbJAmeJ2VsIGVFFm7HXy9gje4srLUC+XvLNS+dorVlyYKQdHcAyn4ME5VOAKqlADBn24h0d4coTz4Dw7L7PSjDPvOYA/cl5/AKY/kb4=</latexit>

u3
<latexit sha1_base64="WYIy1rRzM+9DZgyy+7s0UtaHpFE=">AAAB6nicbZC7SgNBFIbPGi8x3qJiZTMYBKuwmxRaBmwsI5oLJCHMTs4mQ2Znl5lZISx5BBsLRWx9EV/BQrDyUXRyKTTxh4GP/z+HOef4seDauO6ns5JZXVvfyG7mtrZ3dvfy+wd1HSWKYY1FIlJNn2oUXGLNcCOwGSukoS+w4Q8vJ3njDpXmkbw1oxg7Ie1LHnBGjbVukm65my+4RXcqsgzeHAqVzMf329EXVrv593YvYkmI0jBBtW55bmw6KVWGM4HjXDvRGFM2pH1sWZQ0RN1Jp6OOyal1eiSIlH3SkKn7uyOlodaj0LeVITUDvZhNzP+yVmKCi07KZZwYlGz2UZAIYiIy2Zv0uEJmxMgCZYrbWQkbUEWZsdfJ2SN4iysvQ71U9MrF0rVXqLgwUxaO4QTOwINzqMAVVKEGDPpwD4/w5AjnwXl2XmalK8685xD+yHn9AalHkcA=</latexit>

u3
<latexit sha1_base64="WYIy1rRzM+9DZgyy+7s0UtaHpFE=">AAAB6nicbZC7SgNBFIbPGi8x3qJiZTMYBKuwmxRaBmwsI5oLJCHMTs4mQ2Znl5lZISx5BBsLRWx9EV/BQrDyUXRyKTTxh4GP/z+HOef4seDauO6ns5JZXVvfyG7mtrZ3dvfy+wd1HSWKYY1FIlJNn2oUXGLNcCOwGSukoS+w4Q8vJ3njDpXmkbw1oxg7Ie1LHnBGjbVukm65my+4RXcqsgzeHAqVzMf329EXVrv593YvYkmI0jBBtW55bmw6KVWGM4HjXDvRGFM2pH1sWZQ0RN1Jp6OOyal1eiSIlH3SkKn7uyOlodaj0LeVITUDvZhNzP+yVmKCi07KZZwYlGz2UZAIYiIy2Zv0uEJmxMgCZYrbWQkbUEWZsdfJ2SN4iysvQ71U9MrF0rVXqLgwUxaO4QTOwINzqMAVVKEGDPpwD4/w5AjnwXl2XmalK8685xD+yHn9AalHkcA=</latexit>

u4
<latexit sha1_base64="Snk0O/9cNqaEhvm5THmN5JhxID0=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNwpaBmwsI5oLxCXMTk6SIbOzy8ysEJY8go2FIra+iK9gIVj5KDq5FJr4w8DH/5/DnHOCWHBtXPfTyWSXlldWc2v59Y3Nre3Czm5dR4liWGORiFQzoBoFl1gz3AhsxgppGAhsBIOLcd64Q6V5JG/MMEY/pD3Ju5xRY63rpH3aLhTdkjsRWQRvBsVK9uP7bf8Lq+3C+20nYkmI0jBBtW55bmz8lCrDmcBR/jbRGFM2oD1sWZQ0RO2nk1FH5Mg6HdKNlH3SkIn7uyOlodbDMLCVITV9PZ+Nzf+yVmK6537KZZwYlGz6UTcRxERkvDfpcIXMiKEFyhS3sxLWp4oyY6+Tt0fw5ldehHq55J2UyldeseLCVDk4gEM4Bg/OoAKXUIUaMOjBPTzCkyOcB+fZeZmWZpxZzx78kfP6A6rLkcE=</latexit>

u4
<latexit sha1_base64="Snk0O/9cNqaEhvm5THmN5JhxID0=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNwpaBmwsI5oLxCXMTk6SIbOzy8ysEJY8go2FIra+iK9gIVj5KDq5FJr4w8DH/5/DnHOCWHBtXPfTyWSXlldWc2v59Y3Nre3Czm5dR4liWGORiFQzoBoFl1gz3AhsxgppGAhsBIOLcd64Q6V5JG/MMEY/pD3Ju5xRY63rpH3aLhTdkjsRWQRvBsVK9uP7bf8Lq+3C+20nYkmI0jBBtW55bmz8lCrDmcBR/jbRGFM2oD1sWZQ0RO2nk1FH5Mg6HdKNlH3SkIn7uyOlodbDMLCVITV9PZ+Nzf+yVmK6537KZZwYlGz6UTcRxERkvDfpcIXMiKEFyhS3sxLWp4oyY6+Tt0fw5ldehHq55J2UyldeseLCVDk4gEM4Bg/OoAKXUIUaMOjBPTzCkyOcB+fZeZmWZpxZzx78kfP6A6rLkcE=</latexit>

u5
<latexit sha1_base64="jJRFJ3J8YmlUDCLbLbQ+XiISXaQ=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNyJaBmwsI5oLxCXMTk6SIbOzy8ysEJY8go2FIra+iK9gIVj5KDq5FJr4w8DH/5/DnHOCWHBtXPfTyWSXlldWc2v59Y3Nre3Czm5dR4liWGORiFQzoBoFl1gz3AhsxgppGAhsBIOLcd64Q6V5JG/MMEY/pD3Ju5xRY63rpH3aLhTdkjsRWQRvBsVK9uP7bf8Lq+3C+20nYkmI0jBBtW55bmz8lCrDmcBR/jbRGFM2oD1sWZQ0RO2nk1FH5Mg6HdKNlH3SkIn7uyOlodbDMLCVITV9PZ+Nzf+yVmK6537KZZwYlGz6UTcRxERkvDfpcIXMiKEFyhS3sxLWp4oyY6+Tt0fw5ldehHq55J2UyldeseLCVDk4gEM4Bg/OoAKXUIUaMOjBPTzCkyOcB+fZeZmWZpxZzx78kfP6A6xPkcI=</latexit>

u5
<latexit sha1_base64="jJRFJ3J8YmlUDCLbLbQ+XiISXaQ=">AAAB6nicbZC7SgNBFIbPJl5ivEXFymYwCFZhNyJaBmwsI5oLxCXMTk6SIbOzy8ysEJY8go2FIra+iK9gIVj5KDq5FJr4w8DH/5/DnHOCWHBtXPfTyWSXlldWc2v59Y3Nre3Czm5dR4liWGORiFQzoBoFl1gz3AhsxgppGAhsBIOLcd64Q6V5JG/MMEY/pD3Ju5xRY63rpH3aLhTdkjsRWQRvBsVK9uP7bf8Lq+3C+20nYkmI0jBBtW55bmz8lCrDmcBR/jbRGFM2oD1sWZQ0RO2nk1FH5Mg6HdKNlH3SkIn7uyOlodbDMLCVITV9PZ+Nzf+yVmK6537KZZwYlGz6UTcRxERkvDfpcIXMiKEFyhS3sxLWp4oyY6+Tt0fw5ldehHq55J2UyldeseLCVDk4gEM4Bg/OoAKXUIUaMOjBPTzCkyOcB+fZeZmWZpxZzx78kfP6A6xPkcI=</latexit>

u0
4

<latexit sha1_base64="NxAlDAqMugmiipupWS2PkQCLf0c=">AAAB73icbZDLSsNAFIZP6q3WW9SVuBksgquS1IIuC25cVrAXaEOZTCbt2MkkzkyEEvoSbgQVcevruPNZ3Dhpu9DWHwY+/v8c5pzjJ5wp7ThfVmFldW19o7hZ2tre2d2z9w9aKk4loU0S81h2fKwoZ4I2NdOcdhJJceRz2vZHV3nefqBSsVjc6nFCvQgPBAsZwdpYAaTQhxo66ttlp+JMhZbBnUO5bteeW+3vu0bf/uwFMUkjKjThWKmu6yTay7DUjHA6KfVSRRNMRnhAuwYFjqjysum8E3RqnACFsTRPaDR1f3dkOFJqHPmmMsJ6qBaz3Pwv66Y6vPQyJpJUU0FmH4UpRzpG+fIoYJISzccGMJHMzIrIEEtMtDlRyRzBXVx5GVrVinteqd645boDMxXhGE7gDFy4gDpcQwOaQIDDI7zAq3VvPVlv1vustGDNew7hj6yPH3MZkTY=</latexit>

u0
4

<latexit sha1_base64="NxAlDAqMugmiipupWS2PkQCLf0c=">AAAB73icbZDLSsNAFIZP6q3WW9SVuBksgquS1IIuC25cVrAXaEOZTCbt2MkkzkyEEvoSbgQVcevruPNZ3Dhpu9DWHwY+/v8c5pzjJ5wp7ThfVmFldW19o7hZ2tre2d2z9w9aKk4loU0S81h2fKwoZ4I2NdOcdhJJceRz2vZHV3nefqBSsVjc6nFCvQgPBAsZwdpYAaTQhxo66ttlp+JMhZbBnUO5bteeW+3vu0bf/uwFMUkjKjThWKmu6yTay7DUjHA6KfVSRRNMRnhAuwYFjqjysum8E3RqnACFsTRPaDR1f3dkOFJqHPmmMsJ6qBaz3Pwv66Y6vPQyJpJUU0FmH4UpRzpG+fIoYJISzccGMJHMzIrIEEtMtDlRyRzBXVx5GVrVinteqd645boDMxXhGE7gDFy4gDpcQwOaQIDDI7zAq3VvPVlv1vustGDNew7hj6yPH3MZkTY=</latexit>

u0
1

<latexit sha1_base64="rbfy89oTkL9TdV7HIKkugHZqCbQ=">AAAB73icbZDLSgMxFIbPeK31NupK3ASL4KpMqqDLghuXFewF2qFkMpk2NpMZk4xQhr6EG0FF3Po67nwWN6aXhbb+EPj4/3PIOSdIBdfG876cpeWV1bX1wkZxc2t7Z9fd22/oJFOU1WkiEtUKiGaCS1Y33AjWShUjcSBYMxhcjfPmA1OaJ/LWDFPmx6QnecQpMdYKIYMuYHTYdUte2ZsILQKeQanqnj83mt93ta772QkTmsVMGiqI1m3spcbPiTKcCjYqdjLNUkIHpMfaFiWJmfbzybwjdGKdEEWJsk8aNHF/d+Qk1noYB7YyJqav57Ox+V/Wzkx06edcpplhkk4/ijKBTILGy6OQK0aNGFogVHE7K6J9ogg19kRFewQ8v/IiNCplfFau3OBS1YOpCnAEx3AKGC6gCtdQgzpQEPAIL/Dq3DtPzpvzPi1dcmY9B/BHzscPboeRMw==</latexit>

u0
1

<latexit sha1_base64="rbfy89oTkL9TdV7HIKkugHZqCbQ=">AAAB73icbZDLSgMxFIbPeK31NupK3ASL4KpMqqDLghuXFewF2qFkMpk2NpMZk4xQhr6EG0FF3Po67nwWN6aXhbb+EPj4/3PIOSdIBdfG876cpeWV1bX1wkZxc2t7Z9fd22/oJFOU1WkiEtUKiGaCS1Y33AjWShUjcSBYMxhcjfPmA1OaJ/LWDFPmx6QnecQpMdYKIYMuYHTYdUte2ZsILQKeQanqnj83mt93ta772QkTmsVMGiqI1m3spcbPiTKcCjYqdjLNUkIHpMfaFiWJmfbzybwjdGKdEEWJsk8aNHF/d+Qk1noYB7YyJqav57Ox+V/Wzkx06edcpplhkk4/ijKBTILGy6OQK0aNGFogVHE7K6J9ogg19kRFewQ8v/IiNCplfFau3OBS1YOpCnAEx3AKGC6gCtdQgzpQEPAIL/Dq3DtPzpvzPi1dcmY9B/BHzscPboeRMw==</latexit>

u0
2

<latexit sha1_base64="mxINUdFWkVTqNOPvp4j2d+QB98o=">AAAB73icbZDLSgMxFIbPeK31NupK3ASL4KrMVEGXBTcuK9gLtEPJZDJtbJIZk4xQhr6EG0FF3Po67nwWN6aXhbb+EPj4/3PIOSdMOdPG876cpeWV1bX1wkZxc2t7Z9fd22/oJFOE1knCE9UKsaacSVo3zHDaShXFIuS0GQ6uxnnzgSrNEnlrhikNBO5JFjOCjbUiyKALFXTYdUte2ZsILYI/g1LVPX9uNL/val33sxMlJBNUGsKx1m3fS02QY2UY4XRU7GSappgMcI+2LUosqA7yybwjdGKdCMWJsk8aNHF/d+RYaD0Uoa0U2PT1fDY2/8vamYkvg5zJNDNUkulHccaRSdB4eRQxRYnhQwuYKGZnRaSPFSbGnqhoj+DPr7wIjUrZPytXbvxS1YOpCnAEx3AKPlxAFa6hBnUgwOERXuDVuXeenDfnfVq65Mx6DuCPnI8fcA2RNA==</latexit>

u0
2

<latexit sha1_base64="mxINUdFWkVTqNOPvp4j2d+QB98o=">AAAB73icbZDLSgMxFIbPeK31NupK3ASL4KrMVEGXBTcuK9gLtEPJZDJtbJIZk4xQhr6EG0FF3Po67nwWN6aXhbb+EPj4/3PIOSdMOdPG876cpeWV1bX1wkZxc2t7Z9fd22/oJFOE1knCE9UKsaacSVo3zHDaShXFIuS0GQ6uxnnzgSrNEnlrhikNBO5JFjOCjbUiyKALFXTYdUte2ZsILYI/g1LVPX9uNL/val33sxMlJBNUGsKx1m3fS02QY2UY4XRU7GSappgMcI+2LUosqA7yybwjdGKdCMWJsk8aNHF/d+RYaD0Uoa0U2PT1fDY2/8vamYkvg5zJNDNUkulHccaRSdB4eRQxRYnhQwuYKGZnRaSPFSbGnqhoj+DPr7wIjUrZPytXbvxS1YOpCnAEx3AKPlxAFa6hBnUgwOERXuDVuXeenDfnfVq65Mx6DuCPnI8fcA2RNA==</latexit>

u0
3

<latexit sha1_base64="b68HiNhO2bO+VnzQUJG6Zpw5pKs=">AAAB73icbZDLSsNAFIZP6q3WW9SVuBksgquStIIuC25cVrAXaEOZTCbt2MkkzkyEEvoSbgQVcevruPNZ3Dhpu9DWHwY+/v8c5pzjJ5wp7ThfVmFldW19o7hZ2tre2d2z9w9aKk4loU0S81h2fKwoZ4I2NdOcdhJJceRz2vZHV3nefqBSsVjc6nFCvQgPBAsZwdpYAaTQhxo66ttlp+JMhZbBnUO5bp8/t9rfd42+/dkLYpJGVGjCsVJd10m0l2GpGeF0UuqliiaYjPCAdg0KHFHlZdN5J+jUOAEKY2me0Gjq/u7IcKTUOPJNZYT1UC1muflf1k11eOllTCSppoLMPgpTjnSM8uVRwCQlmo8NYCKZmRWRIZaYaHOikjmCu7jyMrSqFbdWqd645boDMxXhGE7gDFy4gDpcQwOaQIDDI7zAq3VvPVlv1vustGDNew7hj6yPH3GTkTU=</latexit>
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<latexit sha1_base64="b68HiNhO2bO+VnzQUJG6Zpw5pKs=">AAAB73icbZDLSsNAFIZP6q3WW9SVuBksgquStIIuC25cVrAXaEOZTCbt2MkkzkyEEvoSbgQVcevruPNZ3Dhpu9DWHwY+/v8c5pzjJ5wp7ThfVmFldW19o7hZ2tre2d2z9w9aKk4loU0S81h2fKwoZ4I2NdOcdhJJceRz2vZHV3nefqBSsVjc6nFCvQgPBAsZwdpYAaTQhxo66ttlp+JMhZbBnUO5bp8/t9rfd42+/dkLYpJGVGjCsVJd10m0l2GpGeF0UuqliiaYjPCAdg0KHFHlZdN5J+jUOAEKY2me0Gjq/u7IcKTUOPJNZYT1UC1muflf1k11eOllTCSppoLMPgpTjnSM8uVRwCQlmo8NYCKZmRWRIZaYaHOikjmCu7jyMrSqFbdWqd645boDMxXhGE7gDFy4gDpcQwOaQIDDI7zAq3VvPVlv1vustGDNew7hj6yPH3GTkTU=</latexit>
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<latexit sha1_base64="NxOqqcxeIw9+EHsTmWbB7Xvq3vc=">AAAB73icbZDLSsNAFIZP6q3WW9SVuBksgquSVEWXBTcuK5i20IYymUzasZNJnJkIJfQl3Agq4tbXceezuHF6WWjrDwMf/38Oc84JUs6Udpwvq7C0vLK6VlwvbWxube/Yu3sNlWSSUI8kPJGtACvKmaCeZprTViopjgNOm8Hgapw3H6hULBG3ephSP8Y9wSJGsDZWCBl04RwddO2yU3EmQovgzqBcs8+eG83vu3rX/uyECcliKjThWKm266Taz7HUjHA6KnUyRVNMBrhH2wYFjqny88m8I3RsnBBFiTRPaDRxf3fkOFZqGAemMsa6r+azsflf1s50dOnnTKSZpoJMP4oyjnSCxsujkElKNB8awEQyMysifSwx0eZEJXMEd37lRWhUK+5ppXrjlmsOTFWEQziCE3DhAmpwDXXwgACHR3iBV+veerLerPdpacGa9ezDH1kfP3SfkTc=</latexit>
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<latexit sha1_base64="NxOqqcxeIw9+EHsTmWbB7Xvq3vc=">AAAB73icbZDLSsNAFIZP6q3WW9SVuBksgquSVEWXBTcuK5i20IYymUzasZNJnJkIJfQl3Agq4tbXceezuHF6WWjrDwMf/38Oc84JUs6Udpwvq7C0vLK6VlwvbWxube/Yu3sNlWSSUI8kPJGtACvKmaCeZprTViopjgNOm8Hgapw3H6hULBG3ephSP8Y9wSJGsDZWCBl04RwddO2yU3EmQovgzqBcs8+eG83vu3rX/uyECcliKjThWKm266Taz7HUjHA6KnUyRVNMBrhH2wYFjqny88m8I3RsnBBFiTRPaDRxf3fkOFZqGAemMsa6r+azsflf1s50dOnnTKSZpoJMP4oyjnSCxsujkElKNB8awEQyMysifSwx0eZEJXMEd37lRWhUK+5ppXrjlmsOTFWEQziCE3DhAmpwDXXwgACHR3iBV+veerLerPdpacGa9ezDH1kfP3SfkTc=</latexit>

(b) The auxiliary graph and the corresponding T ∪U ∪U ′-
join overlay.

Figure 3.1: An example of T -bone computation where |D| = 2, |U | = 5 and T = D. The gray edges are the
underlying graph, and the black edges are the overlay.

Lemma 3.1 For any T ′ such that U ∪ U ′ ⊆ T ′ and |T ′| is even, the minimum cost T ′-join J∗ in G′ such that
degJ∗(u) = 1 for all u ∈ U ∪ U ′ can be found in O(|V |3).
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Proof: Here we present a constructive proof. First, find a minimum cost T ′-join J∗ in O(|V |3) time. Because the
graph is complete, it has only one component. Additionally, |T ′| is even. Therefore J∗ exists by Lemma 2.1. If
there exists u ∈ U ∪U ′ such that degJ∗(u)> 1, we can apply the splitting-off operation on u with respect to J∗ until
we get only one edge incident to u. Indeed, if u ∈ U , then it only incidents to vertices in U ∪ D, and G′[D ∪ U]
is a complete graph, so splitting-off is feasible. If u ∈ U ′, then it only incidents to vertices in D, and G′[D] is a
complete graph, so splitting-off is also feasible. This operation can be applied at most |E| times, as the number
of edges decreases by one after each splitting-off operation. Due to the triangle inequality, splitting-off does not
increase the total cost of the T ′-join. Hence, we can find the desired structure in O(|V |3) time. �

Lemma 3.2 The minimum cost T -bone in G can be found in O(|V |3).

Proof: Let T ′ = T ∪ U ∪ U ′. Consider an arbitrary minimum cost T ′-join J∗′ in G′ such that degJ∗(u) = 1 for all
u ∈ U ∪ U ′. Shrink J∗′ to J by contracting each vertex u ∈ U with the corresponding vertex u′ ∈ U ′. It is easy to
check that J is a T -bone in G with c′(J∗′) = c(J).

On the other hand, consider an arbitrary minimum cost T -bone J∗ in G, we can construct a T ′-join J ′ in G′ as
follows:

1. start with J ′ = J∗;

2. for each vertex u ∈ U , find an edge ud ∈ J ′ for some d ∈ D. Delete edge ud from J ′ and add edge u′d to J ′.

It is easy to check that J ′ is a T ′-join in G′ and c′(J ′) = c(J∗).
From the above, the minimum cost T -bone can be found by solving the minimum cost T ′-join problem on G′,

which implies the minimum cost T -bone can be found in O(|V |3). �

MINCOSTTBONE(G = (D, U , E), c, T )
U ′← {u′|u ∈ U}
V ′← D ∪ U ∪ U ′

E′← E ∪ {u′v|u′ ∈ U ′, v ∈ D}
G′← (V ′, E′)
T ′← T ∪ U ∪ U ′

c′ a function s.t. c′(u′v) = c(uv) if u ∈ U , v ∈ D and c′(uv) = c(uv) if u, v ∈ V
J ′← minimum cost T ′-join in G′ with cost c′

while degJ ′(u)> 1 for some u ∈ U ∪ U ′:
splitting off u arbitrarily in J ′

J ← identify each u and u′ in J ′, where u ∈ U
return J

Figure 3.2: The algorithm for computing a min-cost T -bone

4 Counting Constrained Forests
Recall we have a graph G = (D, U , E), with metric cost function c and a set of bases B ⊆ D. A constrained forest F
is a forest such that each non-trivial component of F has exactly one vertex in B, degF (v) = 2 for all v ∈ U ∩ V (F),
and F[U] is a matching.

We show a useful property of the constrained forests.

Lemma 4.1 Let F be a constrained forest, each non-trivial component in the forest contains at least one vertex in B.

Proof: A non-trivial component of F is a tree. A tree with at least 2 vertices contains at least 2 leaves. No vertex
in U can be a leaf because degF (u) = 2 for all u ∈ U ∩ V (F). Hence all leaves are in D. Exactly one leaf is in B,
hence at least one leaf has to be in B. �

Intuitively, each non-trivial component in a constrained forest tries to match non-bases to a base. In the context
of the vehicle routing, a constrained forest tries to specify a vehicle that visits a non-base depot. As a consequence,
there can be at most |B| non-trivial components. See Figure 5.1a for an example of a constrained forest.

We proceed with a sequence of lemmas that eventually counts the number of constrained forests.
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Lemma 4.2 Let Y1, . . . , Yt be disjoint subsets of D such that each set contains exactly one vertex in B and at least
one vertex in B. Let B

′
= (
⋃

Yi)∩ B and q = |B
′
|. The number of constrained forests F with non-trivial components

C1, . . . , Ct , such that Ci ∩ D = Yi is at most (q+ 1)q−t n2q.

Proof: Let F be a constrained forest with non-trivial components C1, . . . , Ct such that Ci ∩ D = Yi . We look at tree
Ti = F[Ci]. Ti contains |Yi | vertices in D, and at most 2(|Yi | − 1) vertices in U . Recall Cayley’s formula, which
states the number of labeled trees on n vertices is nn−2 [3]. We can fix a spanning tree on Yi , and assign at most 2
vertices in U on each edge. Since each vertex in U has degree 2, we obtain a bijection from these labeled spanning
trees to a non-trivial component in a constrained forest. Therefore, there can be no more than |Yi ||Yi |−2|U |2(|Yi |−1)

trees that can act as the ith non-trivial component of a constrained forest satisfies the property in the lemma. Each
non-trivial component is independent, hence we take their product.

t
∏

i=1

|Yi ||Yi |−2|U |2(|Yi |−1)

≤
t
∏

i=1

(q+ 1)|Yi |−2n2|Yi |−1

=(q+ 1)
∑t

i=1(|Yi |−2)n2
∑t

i=1 |Yi |−1

=(q+ 1)q−t n2q.

�

Lemma 4.3 Let X ⊆ B. For X1, . . . , X t a partition of X . The number of constrained forests F with non-trivial
components C1, . . . , Ct , such that Ci ∩ B = X i is O(kt(q+ 1)q−t n2q), where q = |X |.

Proof: We pick a sequence of t distinct vertices in B, s1, . . . , st , there are O(kt) choices. For each of the choices, by
the Lemma 4.2, we take Yi = X i ∪ {si}, and obtain the number of constrained forests F satisfies the condition of
this lemma is O(kt(q+ 1)q−t n2q). �

Lemma 4.4 Let X ⊆ B a set of q elements. The number of constrained forests F such that V (F) ∩ B = X is
O(kq(q+ 1)2qn2q).

Proof: There can be no more than qt ways to partition X to t classes. By Lemma 4.3, the total number of
constrained forest is bounded by

q
∑

t=1

qt kt(q+ 1)q−t n2q = O(kq(q+ 1)2qn2q).

�

Lemma 4.5 There are at most O(kpn2p) different constrained forests, where p = |B| and is a constant.

Proof: Take X over all subsets of B. Using Lemma 4.4, we have The number of constrained forests is therefore at
most

∑p
q=0

�p
q

�

O(kq(q+ 1)qn2q) = O(2pkp(p+ 1)pn2p) = O(kpn2p). �

5 The Algorithm for 2-MDCVRRP(p)
In this section, we solve 2-MDCVRRP(p). Intuitively, the algorithm tries to first specify which vehicle goes to which
non-base depots (and also which path it takes), and then ask for the optimal solution satisfies the constraints.
Since we do not know which vehicle goes to the non-base depots, we will try all possibilities. A constrained forest
encodes such information.

We define a particular induced subgraph GF of G. The new graph GF is obtained from G by retaining the base
depots B, non-base depots in V (F), and remove all covered U vertices in V (F). Formally, let DF = B ∪ (D ∩ V (F)),
UF = U \ V (F), VF = DF ∪ UF , EF = E[VF ]. We define GF = G[VF ] = (DF , UF , EF ). See Figure 5.1b for an example
of VF .

We say a constrained forest F spans a feasible solution W of 2-MDCVRRP(p), if F ⊆W , and F covers the same
set of non-base depots as W , i.e. V (F)∩ B = V (W )∩ B. Our algorithm exploits the fact that each feasible solution
to 2-MDCVRRP(p) is a union of a constrained forest F and a T -bone for some suitably defined T in an GF . See
Figure 5.1 for an example. This is the main goal of the next lemma.
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(a) A constrained forest F for graph G. (b) Corresponding vertices in VF and the T -bone J . The
dotted elements are not in VF . The elements contained in
a circle are elements in T .

(c) A feasible solution W obtained as the union of constrained forest F and T -bone J .

Figure 5.1: An example of how a solution is obtained. White circle are elements in U , black square are elements in
B, and gray square are elements in B.

Lemma 5.1 Every feasible solution W contains a constrained forest that spans W.

Proof: A path is elementary if it starts and ends in a vertex in D, and contains no other vertices in D. Let P1, . . . , Pm
be all the elementary paths in W . The fact that degW (u) = 2 for all u ∈ U shows P1, . . . , Pm partitions the edges of
W . We define W0 =W , and

Wi =

¨

Wi−1 if B ∩ V (Wi−1 \ Pi) 6= B ∩ V (W )
Wi−1 \ Pi otherwise

.

Intuitively, we remove paths such that the set of non-base depots covered does not change. Let F = Wm, we
want to show it is a constrained forest and it is contained in W . Note that degWi

(v) = 2 for all v ∈ U ∩ V (Wi),
V (Wi) ∩ B = V (W ) ∩ B, and Wi[U] is a matching for all i. We show that each non-trivial component of F has
exactly one vertex in B.

Note that if Pi ⊆ F , then V (F \ Pi)∩ B ( V (F)∩ B. Because otherwise, Pi would not be present in Wi . Assume
that F has a component C that contains more than one vertex in B, say b and b′. Consider a path in F from
b to b′, which can be decomposed into a sequence of elementary paths, let one of them be Pi . Now, we claim
B ∩ V (F \ Pi) = B ∩ V (F). Once we remove Pi , any vertices in C \ B is still in V (F \ Pi). Any vertex in C ∩ B can
reach either b or b′ after removal of Pi . Hence V (F)∩ B = V (F \ Pi)∩ B, a contradiction. Similarly one can show
there is no cycles in F . Assume there is a cycle and it contains some Pi , then one can see V (F \ Pi)∩ B = V (F)∩ B.
A contradiction. �

Lemma 5.2 Let W be a feasible solution to 2-MDCVRRP(p) of G = (D, U , E). Let F be a constrained forest that spans
W. Let J =W \ F, then J is a T-bone of GF , where T = Odd(F).

Proof: All 3 properties of J as a T -bone of GF is satisfied. Indeed, J is a T -join because all vertices in W has even
degree, thus Odd(W \ F) = Odd(F) = T . degJ (u) = degW (u) = 2 for all u ∈ UF . J[UF ] is a matching because
W [U] is a matching. �

Finally, we extend the above lemma to characterize the optimal solution of 2-MDCVRRP(p).

Lemma 5.3 Let W ∗ be an optimal solution to 2-MDCVRRP(p) of G = (D, U , E). Let F be a constrained forest that
spans W ∗. Let T = Odd(F). Let J be a minimum cost T-bone of GF , then W = J ∪ F is an optimal solution to
2-MDCVRRP(p) on G.

Proof: By Lemma 5.2, W ∗ \ F is a T -bone of GF . Hence we have c(J)≤ c(W ∗)− c(F). Note that J ∪ F is a feasible
solution to 2-MDCVRRP(p) of G. W is also a solution to 2-MDCVRRP(p) of G, therefore c(W ∗)≤ c(W ). It follows
that

c(W ∗)≤ c(W ) = c(J) + c(F)≤ c(W ∗)− c(F) + c(F) = c(W ∗)

Therefore we have shown W is an optimal solution. �
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SOLVE(G = (D, U , E), c)
for F a constrained forest in G:

VF ← B ∪ (B ∩ V (F))∪ (U \ V (F))
T ← Odd(F)
GF ← G[VF ]
J ←MINCOSTTBONE(GF , c|E[VF ], T )
W ← J ∪ F
add W into the list of candidates

return the minimum cost candidate

Figure 5.2: The algorithm for solving the 2-MDCVRRP.

The minimum cost T -bone in the previous theorem always exists because the graph is a complete graph and |T | is
even. At this point, we obtain the algorithm in Figure 5.2. Next, we analyze its running time.

Theorem 5.4 (Main Theorem) 2-MDCVRRP(p) can be solved in O(|V |3 · kpn2p) time, where k is the number of
depots and n is the number of customers.

Proof: LetF be the set of constrained forests of G. By Lemma 5.3, the optimal solution can be found by enumerating
all the possible constrained forests and finding minimum cost Odd(F)-join in GF . Hence Figure 5.2 is correct.
The for-loop ran |F| time. The running time inside the for-loop is dominated by finding the T -bone, which takes
O(|V |3) time. Together, we obtain the desired running time of O(|V |3|F|) time. By Lemma 4.5, there are at most
O(kpn2p) different constrained forests, and we obtain the desired running time. �

In particular, because p ≤ k− 1, this implies if the number of depots k is a constant, we also have a polynomial
time algorithm.

Theorem 5.5 Let k be a constant. 2-MDCVRRP can be solved in O(n2k+1) time if there is at most k depots.

This matches the previous best result for a single depot [2]. We can also show if the number of non-base depots is
unbounded, the problem is NP-hard.

Theorem 5.6 2-MDCVRRP is NP-hard in general.

Proof: Indeed, every TSP instance can transform into a 2-MDCVRRP instance. For each point in TSP, we create
a depot and two customers at the same location. Let there be exactly one base. It’s easy to see the optimal
2-MDCVRRP tour would reflect an optimal tour in the TSP. �
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